
Introduction-Numpy

December 25, 2021

1 Introduction to Numpy, Scipy, SciKit-Learn
In this tutorial we will look into the Numpy library: http://www.numpy.org/

Numpy is a very important library for numerical computations and matrix manipulation. It has a
lot of the functionality of Matlab, and some of the functionality of Pandas

We will also use the Scipy library for scientific computation:
http://docs.scipy.org/doc/numpy/reference/index.html

[15]: import numpy as np
import scipy as sp
import pandas as pd

import matplotlib.pyplot as plt

import seaborn as sns
%matplotlib inline

[16]: import scipy.sparse as sp_sparse
import scipy.spatial.distance as sp_dist
import sklearn as sk
import sklearn.datasets as sk_data
import sklearn.metrics as metrics
from sklearn import preprocessing
import scipy.sparse.linalg as linalg

1.0.1 Why Numpy?

[20]: import time

def trad_version():
t1 = time.time()
X = range(10000000)
Y = range(10000000)
Z = [x+y for x,y in zip(X,Y)]
return time.time() - t1
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def naive_numpy_version():
t1 = time.time()
X = np.arange(10000000)
Y = np.arange(10000000)
Z = np.zeros(10000000)
for i in range(10000000):

Z[i] = X[i]+Y[i]
return time.time() - t1

def numpy_version():
t1 = time.time()
X = np.arange(10000000)
Y = np.arange(10000000)
Z = X + Y
return time.time() - t1

traditional_time = trad_version()
naive_numpy_time = naive_numpy_version()
numpy_time = numpy_version()
print ("Traditional time = "+ str(traditional_time))
print ("Naive numpy time = "+ str(naive_numpy_time))
print ("Numpy time = "+ str(numpy_time))

Traditional time = 1.6193649768829346
Numpy time = 0.05197000503540039
Naive numpy time = 5.760146617889404

2 Arrays
2.0.1 Creating Arrays

In Numpy data is organized into arrays. There are many different ways to create a numpy array.

For the following we will use the random library of Numpy: http://docs.scipy.org/doc/numpy-
1.10.0/reference/routines.random.html

Creating arrays from lists

[22]: #1-dimensional arrays
x = np.array([2,5,18,14,4])
print ("\n Deterministic 1-dimensional array \n")
print (x)

#2-dimensional arrays
x = np.array([[2,5,18,14,4], [12,15,1,2,8]])
print ("\n Deterministic 2-dimensional array \n")
print (x)
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Deterministic 1-dimensional array

[ 2 5 18 14 4]

Deterministic 2-dimensional array

[[ 2 5 18 14 4]
[12 15 1 2 8]]

We can also create Numpy arrays from Pandas DataFrames

[23]: d = {'A':[1., 2., 3., 4.],
'B':[4., 3., 2., 1.]}

df = pd.DataFrame(d)
x = np.array(df)
print(x)

[[1. 4.]
[2. 3.]
[3. 2.]
[4. 1.]]

Creating random arrays

[24]: #1-dimensional arrays
x = np.random.rand(5)
print ("\n Random 1-dimensional array \n")
print (x)

#2-dimensional arrays

x = np.random.rand(5,5)
print ("\n Random 5x5 2-dimensional array \n")
print (x)

x = np.random.randint(10,size=(2,3))
print("\n Random 2x3 array with integers")
print(x)

Random 1-dimensional array

[0.17892262 0.98767388 0.29423887 0.53986072 0.47561553]

Random 5x5 2-dimensional array

[[0.5306491 0.1662201 0.68729121 0.79026673 0.11813716]
[0.4122728 0.09298485 0.43648845 0.04428801 0.37746864]
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[0.51302356 0.1566327 0.31313685 0.95676673 0.09095682]
[0.65414023 0.5373658 0.55889802 0.78685662 0.43209138]
[0.75747506 0.05336422 0.32338388 0.80326922 0.55393489]]

Random 2x3 array with integers
[[1 3 9]
[5 6 7]]

Transpose and get array dimensions

[25]: print("\n Matrix Dimensions \n")
print(x.shape)
print ("\n Transpose of the matrix \n")
print (x.T)
print (x.T.shape)

Matrix Dimensions

(2, 3)

Transpose of the matrix

[[1 5]
[3 6]
[9 7]]
(3, 2)

Special Arrays

[26]: x = np.zeros((4,4))
print ("\n 4x4 array with zeros \n")
print(x)

x = np.ones((4,4))
print ("\n 4x4 array with ones \n")
print (x)

x = np.eye(4)
print ("\n Identity matrix of size 4\n")
print(x)

x = np.diag([1,2,3])
print ("\n Diagonal matrix\n")
print(x)

4x4 array with zeros
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[[0. 0. 0. 0.]
[0. 0. 0. 0.]
[0. 0. 0. 0.]
[0. 0. 0. 0.]]

4x4 array with ones

[[1. 1. 1. 1.]
[1. 1. 1. 1.]
[1. 1. 1. 1.]
[1. 1. 1. 1.]]

Identity matrix of size 4

[[1. 0. 0. 0.]
[0. 1. 0. 0.]
[0. 0. 1. 0.]
[0. 0. 0. 1.]]

Diagonal matrix

[[1 0 0]
[0 2 0]
[0 0 3]]

[29]: A = np.random.randint(10,size=(2,3))
A

[29]: array([[6, 4, 4],
[1, 8, 3]])

[32]: v = np.array([2,3])
D = np.diag(v)
print(D@A)

[[12 8 8]
[ 3 24 9]]

2.0.2 Operations on arrays.

These are very similar to what we did with Pandas

[33]: x = np.random.randint(10, size = (2,4))
print (x)
print('\n mean value of all elements')
print (np.mean(x))
print('\n vector of mean values for columns')
print (np.mean(x,0)) #0 signifies the dimension meaning columns
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print('\n vector of mean values for rows')
print (np.mean(x,1)) #1 signifies the dimension meaning rows

[[5 3 1 0]
[3 1 4 8]]

mean value of all elements
3.125

vector of mean values for columns
[4. 2. 2.5 4. ]

vector of mean values for rows
[2.25 4. ]

[34]: print('\n standard deviation of all elements')
print (np.std(x))
print('\n vector of std values for rows')
print (np.std(x,1)) #1 signifies the dimension meaning rows
print('\n median value of all elements')
print (np.median(x))
print('\n vector of median values for rows')
print (np.median(x,1))
print('\n sum of all elements')
print (np.sum(x))
print('\n vector of column sums')
print (np.sum(x,0))
print('\n product of all elements')
print (np.prod(x))
print('\n vector of row products')
print (np.prod(x,1))

standard deviation of all elements
2.4206145913796355

vector of std values for rows
[1.92028644 2.54950976]

median value of all elements
3.0

vector of median values for rows
[2. 3.5]

sum of all elements
25

6



vector of column sums
[8 4 5 8]

product of all elements
0

vector of row products
[ 0 96]

2.0.3 Manipulating arrays

Accessing and Slicing

[35]: x = np.random.rand(4,3)
print(x)
print("\n element\n")
print(x[1,2])
print("\n row zero \n")
print(x[0,:])
print("\n column 2 \n")
print(x[:,2])
print("\n submatrix \n")
print(x[1:3,0:2])
print("\n entries > 0.5 \n")
print(x[x>0.5])

[[0.36815974 0.64115793 0.36430617]
[0.88835153 0.8317612 0.95864869]
[0.55102392 0.07780769 0.69667718]
[0.39576696 0.09889422 0.8918579 ]]

element

0.9586486865600558

row zero

[0.36815974 0.64115793 0.36430617]

column 2

[0.36430617 0.95864869 0.69667718 0.8918579 ]

submatrix

[[0.88835153 0.8317612 ]
[0.55102392 0.07780769]]
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entries > 0.5

[0.64115793 0.88835153 0.8317612 0.95864869 0.55102392 0.69667718
0.8918579 ]

Changing entries

[36]: x = np.random.rand(4,3)
print(x)

x[1,2] = -5 #change an entry
x[0:2,:] += 1 #change a set of rows
x[2:4,1:3] = 0.5 #change a block
print(x)

print('\n Set entries > 0.5 to zero')
x[x>0.5] = 0
print(x)

[[0.49145468 0.84667038 0.20579891]
[0.00605387 0.64702729 0.19377095]
[0.35023522 0.24101048 0.23858619]
[0.24054741 0.67847084 0.30491831]]
[[ 1.49145468 1.84667038 1.20579891]
[ 1.00605387 1.64702729 -4. ]
[ 0.35023522 0.5 0.5 ]
[ 0.24054741 0.5 0.5 ]]

Set entries > 0.5 to zero
[[ 0. 0. 0. ]
[ 0. 0. -4. ]
[ 0.35023522 0.5 0.5 ]
[ 0.24054741 0.5 0.5 ]]

[37]: print('\n Diagonal \n')
x = np.random.rand(4,4)
print(x)
print('\n Read Diagonal \n')
print(x.diagonal())
print('\n Fill Diagonal with 1s \n')
np.fill_diagonal(x,1)
print(x)
print('\n Fill Diagonal with vector \n')
x[np.diag_indices_from(x)] = [1,2,3,4]
print(x)

Diagonal
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[[0.33523301 0.29499204 0.36811354 0.97835507]
[0.51947023 0.74329564 0.31912965 0.73288542]
[0.75533618 0.86859457 0.52179594 0.13864346]
[0.13475995 0.46200594 0.32269882 0.27173642]]

Read Diagonal

[0.33523301 0.74329564 0.52179594 0.27173642]

Fill Diagonal with 1s

[[1. 0.29499204 0.36811354 0.97835507]
[0.51947023 1. 0.31912965 0.73288542]
[0.75533618 0.86859457 1. 0.13864346]
[0.13475995 0.46200594 0.32269882 1. ]]

Fill Diagonal with vector

[[1. 0.29499204 0.36811354 0.97835507]
[0.51947023 2. 0.31912965 0.73288542]
[0.75533618 0.86859457 3. 0.13864346]
[0.13475995 0.46200594 0.32269882 4. ]]

2.0.4 Quiz

We want to create a dataset of 10 users and 5 items, where each user i has selects an item j with
probability 0.3.

How can we do this with matrix operations?

[43]: A = np.random.rand(10,5)
print(1-A)
A[A > 0.7] = 1
A[A < 0.7] = 0
print(A)

[[0.28824896 0.33268429 0.26909108 0.26352427 0.38341292]
[0.34901154 0.9792799 0.03548684 0.07583914 0.24513767]
[0.69225676 0.95232765 0.30882957 0.79114677 0.21338595]
[0.4114604 0.47878534 0.57968324 0.02102232 0.69368738]
[0.46424439 0.51146893 0.75088599 0.80881415 0.2536838 ]
[0.59365372 0.30749492 0.79005323 0.35878169 0.46375286]
[0.81813728 0.08004125 0.22605602 0.40383428 0.11326191]
[0.18942507 0.29471383 0.06855792 0.93926606 0.68355041]
[0.35269547 0.04931675 0.19131868 0.80425355 0.15989763]
[0.88555675 0.37674654 0.30886494 0.75146318 0.45113655]]
[[1. 0. 1. 1. 0.]
[0. 0. 1. 1. 1.]
[0. 0. 0. 0. 1.]
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[0. 0. 0. 1. 0.]
[0. 0. 0. 0. 1.]
[0. 0. 0. 0. 0.]
[0. 1. 1. 0. 1.]
[1. 1. 1. 0. 0.]
[0. 1. 1. 0. 1.]
[0. 0. 0. 0. 0.]]

[4]: D = np.random.rand(10,5)
print(D)
D[D>=0.7] = 1
D[D< 0.7] = 0
#D[D <= 0.3] = 1
#D[D != 1] = 0
D

[[0.04063855 0.17115142 0.24436856 0.80370788 0.31885233]
[0.39838706 0.08784638 0.66632184 0.85173152 0.3740655 ]
[0.85515578 0.70191999 0.13256389 0.86430743 0.09837548]
[0.26761904 0.80279186 0.95095196 0.39176937 0.22266263]
[0.10887049 0.22309118 0.21955218 0.62408993 0.88571848]
[0.48239737 0.01359243 0.41686108 0.66344021 0.24138179]
[0.36301805 0.08943147 0.88049689 0.06076662 0.27845554]
[0.5678915 0.79725246 0.57642486 0.21327003 0.82019054]
[0.3566846 0.94917938 0.01890199 0.95145893 0.13594288]
[0.4938302 0.26780825 0.20105711 0.52518667 0.1776111 ]]

[4]: array([[0., 0., 0., 1., 0.],
[0., 0., 0., 1., 0.],
[1., 1., 0., 1., 0.],
[0., 1., 1., 0., 0.],
[0., 0., 0., 0., 1.],
[0., 0., 0., 0., 0.],
[0., 0., 1., 0., 0.],
[0., 1., 0., 0., 1.],
[0., 1., 0., 1., 0.],
[0., 0., 0., 0., 0.]])

2.0.5 Operations with Arrays

Multiplication and addition with scalar

[79]: x = np.random.rand(4,3)
print(x)

#multiplication and addition with scalar value
print("\n Matrix 2x+1 \n")
print(2*x+1)
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[[0.26655923 0.4976653 0.04086411]
[0.37654774 0.72029154 0.19286209]
[0.94842235 0.45388593 0.331548 ]
[0.93141818 0.46236218 0.67553373]]

Matrix 2x+1

[[1.53311846 1.99533059 1.08172822]
[1.75309547 2.44058308 1.38572418]
[2.8968447 1.90777185 1.66309599]
[2.86283635 1.92472436 2.35106747]]

Vector-vector dot product

There are three ways to get the dot product of two vectors:

Using the method .dot of an array

Using the method dot of the numpy library

Using the ‘@’ operator

[44]: y = np.array([2,-1,3])
z = np.array([-1,2,2])
print('\n y:',y)
print(' z:',z)
print('\n vector-vector dot product')
print(y.dot(z))
print(np.dot(y,z))
print(y@z)

y: [ 2 -1 3]
z: [-1 2 2]

vector-vector dot product
2
2
2

External product

The external product between two vectors x,y of size (n,1) and (m,1) results in a matrix M of size
(n,m) with entries M(i,j) = x(i)*y(j)

[45]: print('\n y:',y)
print(' z:',z)
print('\n vector-vector external product')
print(np.outer(y,z))

y: [ 2 -1 3]
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z: [-1 2 2]

vector-vector external product
[[-2 4 4]
[ 1 -2 -2]
[-3 6 6]]

Element-wise operations

[46]: print('\n y:',y)
print(' z:',z)
print('\n element-wise addition')
print(y+z)
print('\n element-wise product')
print(y*z)
print('\n element-wise division')
print(y/z)

y: [ 2 -1 3]
z: [-1 2 2]

element-wise addition
[1 1 5]

element-wise product
[-2 -2 6]

element-wise division
[-2. -0.5 1.5]

Matrix-Vector multiplication

Again we can do the multiplication either using the dot method or the ‘@’ operator

[48]: X = np.random.randint(10, size = (4,3))
print('Matrix X:\n',X)
y = np.array([1,0,0])
print("\n Matrix-vector right multiplication with",y,"\n")
print(X.dot(y))
print(np.dot(X,y))
print(X@y)
y = np.array([1,0,1,0])
print("\n Matrix-vector left multiplication with",y,"\n")
print(y.dot(X))
print(np.dot(y,X))
print(y@X)

Matrix X:
[[4 4 5]
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[5 4 1]
[6 1 5]
[0 2 5]]

Matrix-vector right multiplication with [1 0 0]

[4 5 6 0]
[4 5 6 0]
[4 5 6 0]

Matrix-vector left multiplication with [1 0 1 0]

[10 5 10]
[10 5 10]
[10 5 10]

Matrix-Matrix multiplication

Same for the matrix-matrix operation

[49]: Y = np.random.randint(10, size=(3,2))
print("\n Matrix-matrix multiplication\n")
print('Matrix X:\n',X)
print('Matrix Y:\n',Y)
print('Product:\n',X.dot(Y))
print('Product:\n',X@Y)

Matrix-matrix multiplication

Matrix X:
[[4 4 5]
[5 4 1]
[6 1 5]
[0 2 5]]
Matrix Y:
[[2 7]
[0 5]
[5 9]]
Product:
[[33 93]
[15 64]
[37 92]
[25 55]]
Product:
[[33 93]
[15 64]
[37 92]
[25 55]]
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Matrix-Matrix element-wise operations

[50]: Z = np.random.randint(10, size=(3,2))+1
print('Matrix Y:\n',Y)
print('Matrix Z:\n',Z)
print("\n Matrix-matrix element-wise addition\n")
print(Y+Z)
print("\n Matrix-matrix element-wise multiplication\n")
print(Y*Z)
print("\n Matrix-matrix element-wise division\n")
print(Y/Z)

Matrix Y:
[[2 7]
[0 5]
[5 9]]
Matrix Z:
[[ 9 5]
[ 7 9]
[10 3]]

Matrix-matrix element-wise addition

[[11 12]
[ 7 14]
[15 12]]

Matrix-matrix element-wise multiplication

[[18 35]
[ 0 45]
[50 27]]

Matrix-matrix element-wise division

[[0.22222222 1.4 ]
[0. 0.55555556]
[0.5 3. ]]

2.0.6 Creating Sparse Arrays

For sparse arrays we need to use the sp_sparse library from SciPy:
http://docs.scipy.org/doc/scipy/reference/sparse.html

There are three types of sparse matrices:

csr: compressed row format

csc: compressed column format
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lil: list of lists format

coo: coordinates format

These different types have to do with the matrix implementation and the data structures used.

The csr and csc formats are fast for arithmetic operations, but slow for slicing and incremental
changes.

The lil format is fast for slicing and incremental construction, but slow for arithmetic operations.

The coo format does not support arithmetic operations and slicing, but it is very fast for construct-
ing a matrix incrementally. You should then transform it to some other format for operations.

Creation of matrix from triplets

Triplets are of the form (row, column, value)

[53]: import scipy.sparse as sp_sparse

d = np.array([[0, 0, 12],
[0, 1, 1],
[0, 5, 34],
[1, 3, 12],
[1, 2, 6],
[2, 0, 23],
[3, 4, 14],
])

row = d[:,0]
col = d[:,1]
data = d[:,2]
# a matrix M with M[row[i],col[i]] = data[i] will be created
M = sp_sparse.csr_matrix((data,(row,col)), shape=(5,6))
print(M)
print(M.toarray()) #transforms back to full matrix

(0, 0) 12
(0, 1) 1
(0, 5) 34
(1, 2) 6
(1, 3) 12
(2, 0) 23
(3, 4) 14

[[12 1 0 0 0 34]
[ 0 0 6 12 0 0]
[23 0 0 0 0 0]
[ 0 0 0 0 14 0]
[ 0 0 0 0 0 0]]

Making a full matrix sparse
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[54]: x = np.random.randint(2,size = (3,4))
print(x)
print('\n make x sparce')
A = sp_sparse.csr_matrix(x)
print(A)

[[1 1 1 1]
[1 0 0 0]
[1 1 0 1]]

make x sparce
(0, 0) 1
(0, 1) 1
(0, 2) 1
(0, 3) 1
(1, 0) 1
(2, 0) 1
(2, 1) 1
(2, 3) 1

Creating a sparse matrix incrementally

[55]: # Use lil (list of lists) representation, you can also use coo (coordinates)
A = sp_sparse.lil_matrix((10, 10))
A[0, :5] = np.random.randint(10,size = 5)
A[1, 5:10] = A[0, :5]
A.setdiag(np.random.randint(10,size = 10))
A[9,9] = 99
A[9,0]=1
print(A)
print(A.toarray())
print(A.diagonal())
A = A.tocsr() # makes it a compressed column format. better for dot product.
B = A.dot(np.ones(10))
print(B)

(0, 0) 5.0
(0, 1) 4.0
(0, 2) 9.0
(0, 3) 3.0
(0, 4) 6.0
(1, 1) 4.0
(1, 5) 1.0
(1, 6) 4.0
(1, 7) 9.0
(1, 8) 3.0
(1, 9) 6.0
(2, 2) 1.0
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(3, 3) 3.0
(5, 5) 6.0
(6, 6) 9.0
(7, 7) 7.0
(8, 8) 3.0
(9, 0) 1.0
(9, 9) 99.0

[[ 5. 4. 9. 3. 6. 0. 0. 0. 0. 0.]
[ 0. 4. 0. 0. 0. 1. 4. 9. 3. 6.]
[ 0. 0. 1. 0. 0. 0. 0. 0. 0. 0.]
[ 0. 0. 0. 3. 0. 0. 0. 0. 0. 0.]
[ 0. 0. 0. 0. 0. 0. 0. 0. 0. 0.]
[ 0. 0. 0. 0. 0. 6. 0. 0. 0. 0.]
[ 0. 0. 0. 0. 0. 0. 9. 0. 0. 0.]
[ 0. 0. 0. 0. 0. 0. 0. 7. 0. 0.]
[ 0. 0. 0. 0. 0. 0. 0. 0. 3. 0.]
[ 1. 0. 0. 0. 0. 0. 0. 0. 0. 99.]]
[ 5. 4. 1. 3. 0. 6. 9. 7. 3. 99.]
[ 27. 27. 1. 3. 0. 6. 9. 7. 3. 100.]

All operations work like before

[56]: print(A.dot(A.T))

(0, 3) 9.0
(0, 2) 9.0
(0, 1) 16.0
(0, 9) 5.0
(0, 0) 167.0
(1, 9) 594.0
(1, 8) 9.0
(1, 7) 63.0
(1, 6) 36.0
(1, 5) 6.0
(1, 1) 159.0
(1, 0) 16.0
(2, 2) 1.0
(2, 0) 9.0
(3, 3) 9.0
(3, 0) 9.0
(5, 5) 36.0
(5, 1) 6.0
(6, 6) 81.0
(6, 1) 36.0
(7, 7) 49.0
(7, 1) 63.0
(8, 8) 9.0
(8, 1) 9.0
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(9, 1) 594.0
(9, 9) 9802.0
(9, 0) 5.0

[59]: A[0].mean()

[59]: 2.7

2.1 Singluar Value Decomposition
For the singular value decomposition we will use the libraries from Numpy and SciPy and SciKit
Learn

We use sklearn to create a low-rank matrix (https://scikit-
learn.org/stable/modules/generated/sklearn.datasets.make_low_rank_matrix.html). We will
create a matrix with effective rank 2.

[60]: import sklearn.datasets as sk_data

data = sk_data.make_low_rank_matrix(n_samples=100, n_features=50,␣
↪→effective_rank=2, tail_strength=0.0, random_state=None)

#sns.heatmap(data, xticklabels=False, yticklabels=False, linewidths=0)

We will use the numpy.linalg.svd function to compute the Singular Value Decomposition of the
matrix we created (http://docs.scipy.org/doc/numpy/reference/generated/numpy.linalg.svd.html).

[69]: U, s, V = np.linalg.svd(data,full_matrices = False)
print (U.shape, s.shape, V.shape)
print(s)
plt.plot(s[0:10])
plt.ylabel('singular value')
plt.xlabel('number of singular values')

(100, 50) (50,) (50, 50)
[1.00000000e+00 7.78800783e-01 3.67879441e-01 1.05399225e-01
1.83156389e-02 1.93045414e-03 1.23409804e-04 4.78511739e-06
1.12535175e-07 1.60522805e-09 1.38879490e-11 7.28775676e-14
2.34683864e-16 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 8.93169829e-17 8.93169829e-17 8.93169829e-17
8.93169829e-17 2.16246651e-17]
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[69]: Text(0.5, 0, 'number of singular values')

We can also use the scipy.sparse.linalg libary to compute the SVD for sparse matrices
(http://docs.scipy.org/doc/scipy-0.14.0/reference/generated/scipy.sparse.linalg.svds.html)

We need to specify the number of components, otherwise it is by default k = 6. The singular values
are in increasing order.

[70]: import scipy.sparse.linalg as sp_linalg

data2 = sp_sparse.csc_matrix(data)
print(data2.shape)
U,s,V = sp_linalg.svds(data2, k = 10) #by default returns k=6 singular values
print (U.shape, s.shape, V.shape)
print(s)
plt.plot(s[::-1])
plt.ylabel('eigenvalue value')
plt.xlabel('number of eigenvalues')

(100, 50)
(100, 10) (10,) (10, 50)
[0.00000000e+00 0.00000000e+00 0.00000000e+00 1.23409804e-04
1.93045414e-03 1.83156389e-02 1.05399225e-01 3.67879441e-01
7.78800783e-01 1.00000000e+00]

[70]: Text(0.5, 0, 'number of eigenvalues')
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We can also compute SVD using the library of SciKit Learn (https://scikit-
learn.org/stable/modules/generated/sklearn.decomposition.TruncatedSVD.html)

[71]: from sklearn.decomposition import TruncatedSVD

K = 10
svd = TruncatedSVD(n_components=K)
svd.fit(data2)
print(svd.components_.shape) # the V vectors
print(svd.transform(data2).shape) # the U vectors
print(svd.singular_values_)

(10, 50)
(100, 10)
[1.00000000e+00 7.78800783e-01 3.67879441e-01 1.05399225e-01
1.83156389e-02 1.93045414e-03 1.23409804e-04 4.78511739e-06
1.12535175e-07 1.60522805e-09]

2.1.1 Onbtaining a low rank approximation of the data

To obtain a rank-k approximation of the matrix we multiplty the k first columns of U, with the
diagonal matrix with the k first (largest) singular values, with the matrix with the first k rows of
V transpose

20



[73]: K = 6
U_k,s_k,V_k = sp_linalg.svds(data2, K, which = 'LM')
print (U_k.shape, s_k.shape, V_k.shape)
print(s_k)
plt.plot(s_k[::-1])
plt.ylabel('eigenvalue value')
plt.xlabel('number of eigenvalues')
S_k = np.diag(s_k)

(100, 6) (6,) (6, 50)
[0.00193045 0.01831564 0.10539922 0.36787944 0.77880078 1. ]

[75]: reconstruction_error = []
for k in range(K,0,-1):

data_k = U_k[:,k:].dot(S_k[k:,k:]).dot(V_k[k:,:])
error = np.linalg.norm(data_k-data2,ord='fro')
reconstruction_error.append(error)
print(error)

data_k = U_k.dot(S_k).dot(V_k)
print(np.linalg.norm(data_k-data2,ord='fro'))

plt.plot(1+np.array(range(6)),reconstruction_error)
plt.ylabel('rank-k reconstruction error')
plt.xlabel('rank')
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1.3241276917357527
0.8679367165994607
0.3831233278055767
0.10699626662742327
0.018417506182009293
0.0019344006983659258
0.00012350259009393685

[75]: Text(0.5, 0, 'rank')

2.2 An example
We will create a block diagonal matrix, with blocks of different “intensity” of values

[76]: import numpy as np

M1 = np.random.randint(1,50,(50,20))
M2 = np.random.randint(1,10,(50,20))
M3 = np.random.randint(1,10,(50,20))
M4 = np.random.randint(1,50,(50,20))

T = np.concatenate((M1,M2),axis=1)
B = np.concatenate((M3,M4),axis=1)
M = np.concatenate([T,B],axis = 0)
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[77]: plt.imshow(M, cmap='hot')
plt.show()

We observe that there is a correlation between the column and row sums and the left and right
singular vectors

Note: The values of the vectors are negative. We would get the same result if we make them
positive.

[78]: import scipy.stats as stats
import matplotlib.pyplot as plt

(U,S,V) = np.linalg.svd(M,full_matrices = False)
#print(S)
c = M.sum(0)
r = M.sum(1)
print(stats.pearsonr(r,U[:,0]))
print(stats.pearsonr(c,V[0]))
plt.scatter(r,U[:,0])
plt.figure()
plt.scatter(c,V[0])

(-0.9934144337312895, 5.00468040382164e-94)
(-0.9850767934010615, 1.1927248146327699e-30)

[78]: <matplotlib.collections.PathCollection at 0x16e3381eca0>
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Using the first two signular vectors we can clearly differentiate the two blocks of rows

[79]: plt.scatter(U[:,0],U[:,1])

[79]: <matplotlib.collections.PathCollection at 0x16e337c0790>
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[163]: plt.scatter(x = U[:50,0],y = U[:50,1],color='r')
plt.scatter(x = U[50:,0],y = U[50:,1], color = 'b')

[163]: <matplotlib.collections.PathCollection at 0x147065aeeb8>
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2.3 PCA using SciKit Learn
We will now use the PCA package from the SciKit Learn (sklearn) library. PCA is the same as
SVD but now the matrix is centered: the mean is removed from the columns of the matrix.

You can read more here: https://scikit-learn.org/stable/modules/generated/sklearn.decomposition.PCA.html

[80]: from sklearn.decomposition import PCA
pca = PCA(n_components=2)
pca.fit(M)

[80]: PCA(n_components=2)

[82]: pca.components_

[82]: array([[ 0.14124327, 0.15722362, 0.12228396, 0.15367817, 0.15942344,
0.17796923, 0.16796 , 0.14311024, 0.16665599, 0.17718799,
0.15324126, 0.14189726, 0.15979208, 0.1522675 , 0.20173536,
0.15536385, 0.14302179, 0.14447337, 0.16088513, 0.18603015,
-0.16092718, -0.14470302, -0.13857141, -0.16307114, -0.13340357,
-0.13714955, -0.17123051, -0.13569162, -0.14348402, -0.15397093,
-0.14895391, -0.18189587, -0.1676614 , -0.14898163, -0.17193101,
-0.1671171 , -0.15245651, -0.16778115, -0.17032356, -0.16758541],
[ 0.11860349, 0.0120605 , 0.02996427, 0.00920918, -0.01600018,
-0.00535662, 0.03517382, 0.02117632, 0.14693107, -0.04985701,
-0.05011393, 0.07806108, 0.12484136, 0.02149389, 0.06889166,
0.00975357, 0.00113441, -0.00772076, 0.00786862, 0.10276518,
-0.27367207, 0.26090065, -0.15506362, 0.17944452, 0.27281674,
0.31594807, 0.34593268, -0.06270117, -0.2764924 , -0.01472123,
0.00311597, -0.22452511, 0.07605783, 0.18344832, 0.19952305,
0.05277773, -0.33610051, 0.21305541, 0.12678607, -0.19485843]])

[83]: plt.scatter(pca.components_[0],pca.components_[1])

[83]: <matplotlib.collections.PathCollection at 0x16e33a2c790>

26



Using the operation transform we can transform the data directly to the lower-dimensional space

[89]: MPCA = pca.transform(M)
print(MPCA.shape)

(100, 2)

[90]: plt.scatter(MPCA[:,0],MPCA[:,1])

[90]: <matplotlib.collections.PathCollection at 0x16e36a761f0>
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We will now experiment with a well-known dataset of data analysis, the iris dataset:

https://scikit-learn.org/stable/auto_examples/datasets/plot_iris_dataset.html

[91]: from sklearn import datasets
iris = datasets.load_iris()
X = iris.data
y = iris.target #contains the labels of the data

pca = PCA(n_components=3)
pca.fit(X)
X = pca.transform(X)

[92]: pca.explained_variance_

[92]: array([4.22824171, 0.24267075, 0.0782095 ])

[93]: plt.scatter(X[:,0],X[:,1])

[93]: <matplotlib.collections.PathCollection at 0x16e36ac79d0>
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[94]: plt.scatter(X[y==0,0],X[y==0,1], color='b')
plt.scatter(X[y==1,0],X[y==1,1], color='r')
plt.scatter(X[y==2,0],X[y==2,1], color='g')

[94]: <matplotlib.collections.PathCollection at 0x16e36b26d90>
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[95]: from mpl_toolkits.mplot3d import Axes3D
fig = plt.figure()
ax = fig.add_subplot(111, projection='3d')

ax.scatter(X[y==0,0],X[y==0,1], X[y==0,2], color='b')
ax.scatter(X[y==1,0],X[y==1,1], X[y==1,2], color='r')
ax.scatter(X[y==2,0],X[y==2,1], X[y==2,2], color='g')

[95]: <mpl_toolkits.mplot3d.art3d.Path3DCollection at 0x16e36b9a8e0>

[96]: from sklearn.datasets import fetch_20newsgroups

categories = ['comp.os.ms-windows.misc', 'sci.space','rec.sport.baseball']
news_data = fetch_20newsgroups(subset='train', categories=categories)

[97]: from sklearn.feature_extraction.text import TfidfVectorizer

vectorizer = TfidfVectorizer(stop_words='english', min_df=4,max_df=0.8)
dtm = vectorizer.fit_transform(news_data.data)

[ ]: import nltk
nltk.download('punkt')
nltk.download('stopwords')
from nltk.stem.snowball import SnowballStemmer
from nltk.tokenize import word_tokenize, sent_tokenize
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stemmed_data = [" ".join(SnowballStemmer("english", ignore_stopwords=True).
↪→stem(word)

for sent in sent_tokenize(message)
for word in word_tokenize(sent))
for message in news_data.data]

# stemmed_data = news_data.data

[15]: dtm = vectorizer.fit_transform(stemmed_data)
terms = vectorizer.get_feature_names()
print(terms)

['00', '000', '0005', '0062', '0096b0f0', '00bjgood', '00mbstultz', '01',
'0114', '01wb', '02', '02138', '023017', '024222', '03', '033', '0362', '03i',
'03k', '04', '0400', '05', '051746', '06', '0688', '07', '08', '086', '09',
'091051', '093231', '0_', '0a', '0b', '0c', '0d', '0e', '0ek', '0f', '0g', '0h',
'0hd', '0i', '0iv', '0j', '0k', '0l', '0m', '0m75u', '0n', '0o', '0p', '0q',
'0qax', '0qq', '0r', '0s', '0t', '0tbxn', '0tbxom', '0tq', '0tq6', '0u', '0v',
'0va', '0w', '0x', '0y', '0z', '10', '100', '1000', '100m', '101', '101044',
'102', '1024x768', '1024x768x256', '103', '104', '105', '106', '107', '108',
'109', '11', '110', '1100', '111', '11181', '112', '113', '114', '115',
'115313', '117', '118', '119', '11th', '12', '120', '1200', '120399', '121',
'122', '123', '124', '125', '126', '127', '128', '1280x1024', '129', '13',
'130', '131', '132', '133', '134', '135', '136', '137', '138', '139', '13p',
'13q', '13qs', '13s', '14', '140', '1400', '141', '141824', '142', '143', '144',
'14496', '145', '145s', '146', '14691229', '147', '148', '14853', '149', '14di',
'15', '150', '1500', '151', '152', '153', '154', '155', '1550', '158',
'15apr93', '15th', '16', '160', '1607', '161', '162', '164', '165', '16550',
'167', '168730', '16m', '16mb', '17', '170', '170mb', '171', '172', '17301',
'175', '176', '177', '17986', '18', '180', '18084tm', '182', '185', '186',
'187', '188', '189', '19', '190', '192', '1933', '194', '195', '1950', '1957',
'1958', '195853', '1960', '1960s', '1961', '1962', '1963', '1964', '1965',
'1968', '1969', '197', '1970', '1971', '1972', '1973', '1975', '1976', '1977',
'1979', '198', '1980', '1981', '1982', '1983', '1984', '1985', '1986', '1987',
'1988', '1989', '199', '1990', '1991', '1992', '1993', '1993apr06', '1993apr12',
'1993apr13', '1993apr14', '1993apr15', '1993apr16', '1993apr17', '1993apr18',
'1993apr19', '1993apr2', '1993apr20', '1993apr21', '1993apr22', '1993apr23',
'1993apr25', '1993apr26', '1993apr3', '1993apr5', '1993apr6', '1993e', '1994',
'1995', '1996', '1999', '19th', '1_', '1a', '1b', '1c', '1d', '1d2', '1d3hz',
'1d9', '1d9l', '1e', '1eq', '1eqtct', '1eqtm', '1f', '1f9', '1f9f8', '1f9f9f',
'1f9l3', '1fp', '1fp4', '1fp4u', '1fpl', '1g', '1h', '1i', '1j', '1k', '1l',
'1m', '1mb', '1n', '1o', '1oy', '1p', '1q', '1qi', '1qkkodinn5f5', '1qr',
'1qu8ud', '1qx', '1r', '1r46o9inn14j', '1r6aqr', '1ri', '1s', '1st', '1t',
'1t7', '1u', '1v', '1w', '1x', '1xl', '1xu', '1y', '1z', '1z4', '1z5', '1z6e',
'1z6e1t', '1z6ei', '1z6ei0l', '20', '200', '2000', '2001', '2005', '201',
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'2010', '202', '2048', '204845', '205', '208', '209', '20mb', '20th', '21',
'210', '211638', '212202', '213', '2130', '214', '216', '2178', '219', '22',
'220', '221', '222', '223', '224', '225', '226', '227', '2291', '22di', '23',
'230', '231', '232', '233', '234', '235', '23536', '235430', '236', '237',
'238', '24', '240', '2400', '241', '243', '2436', '244', '245', '246', '249',
'24939', '24e', '24g', '24th', '24x', '24xx', '25', '250', '252', '253', '254',
'255', '256', '257', '258', '259', '25k', '26', '260', '261', '262', '264',
'265', '267', '268', '2697', '27', '270', '272', '273', '274', '275', '276',
'277', '278', '28', '280', '282', '284', '285', '286', '287', '288', '28i',
'28th', '29', '290', '292', '293', '294', '295', '296', '297', '29848', '299',
'2_', '2a', '2a42dubinski', '2b', '2c', '2d', '2d1', '2de145', '2di', '2dm75u',
'2e', '2f', '2g', '2gt', '2h', '2hd', '2i', '2j', '2k', '2l', '2lk', '2m',
'2mb', '2n', '2nd', '2o', '2p', '2pl', '2pm', '2pu', '2q', '2r', '2s', '2t',
'2tct', '2tcv9', '2tcv9f0', '2tg', '2tm', '2u', '2ud', '2v', '2w', '2x', '2y',
'2z', '30', '300', '3000', '3006', '301', '303', '30332', '304', '306', '308',
'30th', '31', '310', '312', '313', '314', '315', '316', '318', '32', '320',
'321', '324', '325', '327', '328', '32bit', '32m', '33', '330', '3300', '333',
'334', '335', '336', '337', '339', '33mhz', '34', '343', '344', '345', '348',
'34deg', '34l', '34r', '34u', '35', '350', '351', '3511', '3539', '354', '355',
'3556', '356', '35611', '3578', '359', '35i', '35t', '36', '360', '361', '3610',
'363', '364', '365', '366', '367', '368', '3684', '369', '37', '370', '373',
'374', '375', '378', '38', '380', '381', '384', '386', '386dx', '386sx', '389',
'39', '390', '391', '394', '3a', '3b', '3c', '3d', '3di', '3dy', '3e', '3f',
'3g', '3h', '3hz', '3i', '3is', '3j', '3k', '3l', '3m', '3n', '3o', '3p', '3q',
'3qs', '3r', '3r6', '3rd', '3s', '3t', '3tc', '3u', '3v', '3v9', '3v9f0',
'3v9f9d', '3v9f9f9', '3v9f9f9f9f9', '3w', '3w2', '3w2tg', '3w2tm', '3x', '3z',
'40', '400', '4000', '4001', '404', '405', '406', '407', '408', '41', '410',
'411', '412', '415', '416', '42', '420', '422', '423', '424', '427', '428',
'43', '430', '43011', '433', '435', '4368', '439', '44', '440', '442', '443',
'444', '448', '45', '450', '453', '4544', '455', '458', '45u', '46', '460',
'462', '464', '4650', '4656', '467', '469', '47', '471', '475', '476', '48',
'480', '4800', '481', '482', '483', '486', '486dx', '487', '489', '49', '490',
'4916384', '492', '498', '4_', '4a', '4b', '4c', '4d', '4e', '4f', '4g', '4h',
'4i', '4j', '4k', '4l', '4m', '4mb', '4mn', '4n', '4o', '4p', '4q', '4r', '4s',
'4t', '4tb', '4tbxom', '4th', '4u', '4v', '4w', '4wa', '4x', '4y', '4z', '50',
'500', '5000', '500c', '503', '507', '508', '51', '510', '512', '514', '5145',
'5148', '515', '517', '518', '51s', '52', '520', '525', '53', '530', '532',
'534', '54', '542', '545', '546', '549', '54909', '54e', '55', '550', '552',
'556', '56', '560', '5600', '562', '567', '57', '5700', '571', '5744', '575',
'577', '578', '58', '580', '583', '586', '588', '59', '590', '594', '595',
'596', '5_', '5a', '5at', '5c', '5d', '5e', '5e8', '5e9', '5f', '5g', '5g9',
'5g9p', '5g9v', '5h', '5i', '5j', '5k', '5l', '5m', '5mb', '5o', '5p', '5q',
'5s', '5t', '5th', '5u', '5vz', '5w', '5x', '5z', '60', '600', '6000', '601',
'602', '603', '604', '605', '606', '6097', '60s', '61', '610', '612', '614',
'615', '616', '617', '619', '61d', '61d9', '62', '620', '621', '625', '628',
'629', '63', '630', '631', '632', '635', '636', '637', '638', '639', '63q',
'64', '640x480', '641', '643', '644', '646', '647', '649', '64k', '65', '650',
'653', '655', '656', '657', '65k', '66', '661', '664', '666', '667', '66mhz',
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'67', '6700', '672', '675', '677', '678', '68', '680', '682', '685', '69',
'692', '696', '697', '6_', '6a', '6b', '6c', '6d', '6do', '6dz', '6e', '6e1',
'6e1t', '6ei', '6ei0l', '6ei4', '6ej', '6f', '6f1', '6g', '6h', '6i', '6j',
'6k', '6l', '6m', '6n', '6o', '6p', '6q', '6q04', '6ql', '6r', '6s', '6t',
'6th', '6u', '6ul4', '6um', '6un', '6v', '6w', '6x', '6y', '6z', '6zv82b2w165w',
'70', '700', '7000', '701', '70262', '7029', '703', '708', '70s', '71', '711',
'713', '714', '717', '72', '725', '728', '729', '72pl', '72r', '72z', '73',
'734', '735027990', '74', '742', '743621', '744', '745', '7467', '747', '74u',
'75', '750', '750d', '751', '752', '75di', '75u', '75u4', '75u9', '75z', '76',
'764', '768', '77', '77058', '771', '77u', '78', '79', '790', '7909', '7951',
'7975', '7_', '7a', '7ax', '7b', '7c', '7c0', '7d', '7e', '7ex', '7ey', '7ez',
'7f', '7g', '7h', '7ha1', '7i', '7k', '7klj', '7kmzwt', '7kn', '7l', '7m', '7o',
'7p', '7q', '7r', '7s', '7t', '7th', '7u', '7ut', '7v', '7v_', '7w', '7x', '7y',
'7z', '80', '800', '80000', '800x600', '801', '803', '804', '81', '812', '813',
'818', '8187', '82', '83', '84', '8424', '85', '850', '8514', '86', '860',
'8655', '86deg', '86r', '87', '88', '89', '8900', '89i', '8_', '8a', '8ah',
'8b', '8c', '8d', '8e', '8f', '8g', '8h', '8i', '8j', '8k', '8l', '8lt', '8ltq',
'8ltq6', '8m', '8n', '8o', '8om', '8p', '8q', '8r', '8s', '8t', '8th', '8u',
'8v', '8w', '8ws', '8x', '8y', '8z', '90', '900', '91', '91109', '914', '919',
'92', '92093', '93', '93095', '9343', '94', '94305', '945', '95', '956', '958',
'9591', '96', '9600', '965', '97', '973', '97330', '9760', '98', '985', '99',
'99m', '9_', '9b', '9c', '9d', '9e', '9f', '9f0', '9f3t', '9f3w2', '9f8', '9f9',
'9f9d', '9f9f', '9f9f0', '9f9f9', '9f9f9d', '9f9f9f', '9f9f9f9', '9f9f9f9d',
'9f9f9f9f', '9f9f9f9f9f9', '9f9f9l3', '9f9fq', '9g', '9h', '9i', '9j', '9j5',
'9k', '9l', '9l0q', '9l0qax', '9l2', '9l3', '9m', '9o', '9p', '9r', '9s', '9t',
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'tast', 'tate', 'tater', 'tattam', 'taurus', 'tax', 'taxpay', 'taylor', 'tb',
'tc', 'tcd', 'tcp', 'tct', 'td', 'td4i', 'te', 'teach', 'teacher', 'teal',
'team', 'teammat', 'tech', 'technic', 'techniqu', 'technolog', 'ted', 'tedward',
'teel', 'teh', 'tek2q', 'tel', 'telecom', 'telecommun', 'telecomwa',
'telemetri', 'telephon', 'telescop', 'telesoft', 'televis', 'televison', 'tell',
'telnet', 'telo', 'temp', 'temperatur', 'temporari', 'temporarili', 'tend',
'tens', 'tent', 'term', 'termin', 'terrestri', 'terri', 'terribl', 'terrifi',
'terror', 'tesla', 'test', 'testb', 'tether', 'tettleton', 'tew', 'texa',
'texan', 'text', 'tf', 'tffreeba', 'tg', 'th', 'thank', 'thanx', 'theme',
'theoret', 'theori', 'theporch', 'therefor', 'thermal', 'thf2', 'thier',
'thing', 'think', 'thiokol', 'thirti', 'thoma', 'thomas', 'thompson', 'thor',
'thorn', 'thorough', 'thought', 'thousand', 'thread', 'threat', 'threaten',
'threw', 'throw', 'thrown', 'thrue', 'thrust', 'thruster', 'thu', 'thumb',
'thursday', 'thx', 'ti', 'ticket', 'tie', 'tierney', 'tiger', 'tight', 'til',
'till', 'tilt', 'tim', 'time', 'timer', 'times', 'timothi', 'tin', 'tini',
'tinman', 'tio2', 'tip', 'tire', 'titan', 'titl', 'tj', 'tk', 'tl', 'tm',
'tm0006', 'tn', 'tno', 'tobia', 'today', 'todd', 'togeth', 'token', 'told',
'toler', 'tom', 'tomassi', 'tomh', 'tomlin', 'tommi', 'tomorrow', 'ton',
'toner', 'toni', 'tonight', 'took', 'tool', 'toolkit', 'topaz', 'topic',
'toronto', 'torr', 'toss', 'total', 'touch', 'tough', 'tour', 'tout', 'tower',
'town', 'tp', 'tq', 'tr', 'track', 'trade', 'tradit', 'traffic', 'trail',
'train', 'trajectori', 'transfer', 'transform', 'transit', 'translat',
'transmiss', 'transmit', 'transmitt', 'transpond', 'transport', 'trap', 'trash',
'travel', 'traven', 'treat', 'tree', 'trek', 'tremend', 'trench', 'trend',
'tri', 'tribe', 'tribun', 'trick', 'trident', 'triniti', 'trintex', 'trip',
'tripl', 'tripoli', 'triumph', 'trivia', 'trivial', 'troop', 'troubl', 'true',
'truetyp', 'truli', 'trumpet', 'trust', 'truth', 'trw', 'ts', 'tsd', 'tsing',
'tss', 'tt', 'ttacs1', 'ttfont', 'ttq6', 'ttu', 'tu', 'tub', 'tuba', 'tube',
'tucson', 'tue', 'tuesday', 'tug', 'tune', 'tung', 'turbo', 'turn',
'turnaround', 'tv', 'tw', 'twg', 'twice', 'twilight', 'twin', 'twist', 'tx',
'txc', 'txt', 'ty', 'typ', 'type', 'typic', 'typo', 'tz', 'tzx', 'u0', 'u1',
'u2', 'u3', 'u34', 'u34u', 'u3l', 'u4', 'u45', 'u5', 'u6', 'u7', 'u8', 'u9',
'ua', 'uar', 'uart', 'uax', 'ub', 'ubc', 'uc', 'ucar', 'ucdavis', 'ucf1vm',
'uchicago', 'uci', 'uco', 'ucs', 'ucsc', 'ucsd', 'ucsu', 'ud', 'udel', 'ue9',
'uf', 'ufo', 'ug', 'uga', 'ugli', 'ugliest', 'ugly', 'uh', 'ui', 'uic',
'uihepa', 'uit', 'uiuc', 'uj', 'ujq', 'uk', 'uky', 'ul', 'ulkyvx', 'ulowell',
'ultim', 'ultra', 'ultrastor', 'ultraviolet', 'ulyss', 'um', 'umass', 'umb',
'umbc', 'umd', 'ummm', 'umn', 'ump', 'umpir', 'unabl', 'unauthent', 'unawar',
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'unbeliev', 'unc', 'uncertain', 'uncertainti', 'uncl', 'uncompress', 'und',
'underdog', 'underestim', 'underneth', 'understand', 'understood', 'unexpect',
'unfortun', 'uni', 'uniform', 'uninstal', 'union', 'uniqu', 'unit', 'unity',
'univ', 'univers', 'universiteit', 'unix', 'unixg', 'unknown', 'unless',
'unlik', 'unlimit', 'unlv', 'unm', 'unman', 'unreason', 'unstabl', 'unt',
'unus', 'unusu', 'uo', 'uoknor', 'upcom', 'updat', 'updatedir', 'upenn',
'upgrad', 'upload', 'upper', 'upset', 'uq', 'ur', 'uranium', 'uranus', 'urbana',
'urepli', 'usa', 'usaf', 'usag', 'usc', 'usd', 'use', 'useless', 'usenet',
'user', 'userag', 'usg', 'usl', 'usr', 'ussr', 'usual', 'usui', 'uswest', 'ut',
'utah', 'utexas', 'util', 'utoronto', 'utter', 'utzoo', 'uu', 'uucp', 'uudecod',
'uuencod', 'uug', 'uunet', 'uv', 'uvic', 'uw', 'uwaterloo', 'uwe', 'uwm', 'uwo',
'uwyo', 'ux', 'ux4', 'uxa', 'uy', 'uz', 'v0', 'v1', 'v2', 'v3', 'v4', 'v5',
'v6', 'v7', 'v8', 'v9', 'v9f', 'v9f9f', 'v9f9l3', 'v9fq', 'v_', 'va',
'vacation', 'vacuum', 'vagu', 'val', 'valentin', 'valid', 'valley', 'valu',
'valuabl', 'van', 'vanc', 'vancouv', 'vandal', 'vandenberg', 'vanish', 'vapor',
'vari', 'variabl', 'variat', 'varieti', 'various', 'varmit', 'vast', 'vaughn',
'vax', 'vax1', 'vaxc', 'vb', 'vb30', 'vc', 'vcd', 'vcu', 'vd', 've', 'vega',
'veget', 'vehicl', 'vei', 'veloc', 'venari', 'vendor', 'vent', 'ventur',
'ventura', 'venus', 'ver', 'veraart', 'veri', 'verifi', 'vern', 'vers', 'versa',
'version', 'versus', 'vertic', 'vesa', 'vesterman', 'vet', 'veteran', 'vf',
'vf1', 'vg', 'vga', 'vgalogo', 'vh', 'vhf', 'vi', 'viamar', 'vice', 'vicin',
'victor', 'victori', 'video', 'view', 'viewer', 'vigil', 'vike', 'villag',
'villanueva', 'vinc', 'vincent', 'viola', 'violat', 'violent', 'violet',
'virginia', 'virtual', 'virtually', 'virus', 'visa', 'visibl', 'vision',
'visit', 'visual', 'vital', 'vizcaino', 'vizquel', 'vj', 'vk', 'vl', 'vladimir',
'vlb', 'vlbi', 'vm', 'vma', 'vmk', 'vms', 'vn', 'vnet', 'vnew', 'vo', 'voic',
'void', 'vol', 'volt', 'volum', 'volunt', 'von', 'vote', 'voyag', 'vp', 'vpnet',
'vq', 'vr', 'vram', 'vs', 'vt', 'vtz', 'vu', 'vulcan', 'vulner', 'vum', 'vv',
'vw', 'vw8', 'vx', 'vy', 'vz', 'w0', 'w1', 'w11', 'w1t', 'w2', 'w3', 'w3q',
'w4', 'w44', 'w45', 'w47', 'w4w', 'w4wg', 'w5', 'w6', 'w7', 'w8', 'w9', 'w9v',
'w_', 'wa', 'wa4', 'wade', 'wager', 'wagner', 'wait', 'waiver', 'wale', 'wales',
'walford', 'walk', 'walker', 'wall', 'wallach', 'wallop', 'wallpap', 'walt',
'walter', 'wan', 'wang', 'want', 'war', 'ward', 'warfar', 'warm', 'warn',
'warner', 'warp', 'warren', 'warrent', 'wash', 'washington', 'wasn', 'wast',
'waste', 'wat', 'watch', 'water', 'waterloo', 'watson', 'watt', 'wav', 'wave',
'wavelength', 'wax', 'way', 'wayn', 'wb', 'wc', 'wd', 'wdwell', 'weak',
'weapon', 'wear', 'weather', 'weber', 'wed', 'wednesday', 'week', 'weekend',
'weigh', 'weight', 'weird', 'weiss', 'welcom', 'wellington', 'went', 'wes',
'west', 'western', 'wet', 'wetstein', 'wetteland', 'wf', 'wfan', 'wfw', 'wfw2',
'wfwg', 'wg', 'wh', 'whatev', 'whatsoev', 'whenev', 'wherea', 'whine', 'whitak',
'white', 'whiten', 'whoosh', 'wi', 'wickman', 'wide', 'width', 'wierd', 'wife',
'wig', 'wil', 'wilbur', 'wild', 'wildstrom', 'willi', 'william', 'wilson',
'wim', 'wimsey', 'wimvh', 'win', 'win16', 'win3', 'win31', 'win32', 'winadv',
'winbench', 'wind', 'window', 'windows', 'winfax', 'winfield', 'wing',
'wingless', 'wingo', 'winmark', 'winner', 'winqvt', 'winqvtnet', 'winsock',
'winter', 'wintrumpet', 'winword', 'wip', 'wipe', 'wir', 'wire', 'wisc',
'wisconsin', 'wisdom', 'wise', 'wish', 'wiskund', 'wit', 'wizard', 'wj', 'wk',
'wl', 'wlieftin', 'wm', 'wm4', 'wm4u', 'wmbxlt', 'wmbxn', 'wmw', 'wn',
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'wnkretz', 'wo', 'woman', 'women', 'won', 'wonder', 'wong', 'woo', 'wood',
'woodruff', 'woof', 'worcest', 'word', 'worden', 'wordperfect', 'wordprocessor',
'work', 'workabl', 'workaround', 'worker', 'workgroup', 'workplac', 'workshift',
'workshop', 'workspac', 'workstat', 'world', 'worldwid', 'worri', 'wors',
'worst', 'worth', 'worthless', 'wouldn', 'wound', 'wouter', 'wow', 'wp', 'wpi',
'wq', 'wrap', 'wrench', 'wri', 'wright', 'wrigley', 'wrist', 'write', 'writer',
'written', 'wrj', 'wrksft16', 'wrong', 'wrote', 'ws', 'wspace', 'wspdpsf', 'wt',
'wu', 'wuarchive', 'wustl', 'wv', 'ww', 'ww2', 'ww7', 'wwhj', 'wwhjn',
'wwhjnux', 'wwhjnuy', 'wwiz', 'wwizw', 'wx', 'wy', 'wyatt', 'wz', 'x0', 'x1',
'x11', 'x2', 'x3', 'x4', 'x5', 'x6', 'x7', 'x8', 'x8z', 'x9', 'x9i', 'x_', 'xa',
'xb', 'xc', 'xd', 'xe', 'xenon', 'xg', 'xh', 'xi', 'xj', 'xk', 'xl', 'xm', 'xn',
'xp', 'xq', 'xr', 'xrcjd', 'xs', 'xssr', 'xt', 'xu', 'xv', 'xw', 'xx', 'xxdate',
'xxi', 'xxmessage', 'xy', 'y0', 'y1', 'y2', 'y24', 'y3', 'y4', 'y5', 'y5v',
'y6', 'y7', 'y8', 'y9', 'y9s', 'y_', 'ya', 'yale', 'yamauchi', 'yank', 'yanke',
'yankee', 'yard', 'yb', 'yc', 'yd', 'yeah', 'year', 'yee', 'yell', 'yellow',
'yep', 'yer', 'yes', 'yesterday', 'yf', 'yf9', 'yf9f3t', 'yf9f9d', 'yf9f9f9',
'yg', 'yh', 'yi', 'yield', 'yj', 'yl', 'ym', 'yn', 'yo', 'yogi', 'yom', 'york',
'yorku', 'young', 'younger', 'youngster', 'yount', 'yp', 'yq', 'yr', 'ys', 'yt',
'yu', 'yuggoth', 'yup', 'yv', 'yw', 'yx', 'yy', 'yz', 'z0', 'z1', 'z2', 'z3',
'z4', 'z5', 'z6', 'z6e', 'z6e1', 'z6e1t', 'z6ei', 'z6ei4', 'z7', 'z72', 'z8',
'z9', 'z_', 'za', 'zai', 'zane', 'zb', 'zbh', 'zc', 'zd', 'zd9', 'zealand',
'zeil', 'zero', 'zeta', 'zeus', 'zf', 'zg', 'zgb0', 'zh', 'zi', 'zikzak', 'zip',
'zj', 'zl', 'zm', 'zn', 'znb', 'zng', 'znh', 'znk', 'znkjz', 'znl', 'zo',
'zone', 'zoo', 'zoolog', 'zp', 'zq', 'zr', 'zrck', 'zri', 'zrlk', 'zs', 'zt',
'zu', 'zv', 'zw', 'zx', 'zy', 'zz']

[98]: dtm_dense = dtm.todense()
centered_dtm = dtm_dense - np.mean(dtm_dense, axis=0)
np.sum(centered_dtm,axis=0)[:,:10]

[98]: matrix([[ 9.68843061e-16, -5.26054894e-15, 2.83258660e-15,
5.48389459e-16, 4.95209342e-15, 2.94935517e-15,
1.01882478e-15, -6.34345007e-15, 1.35613092e-14,
6.73457600e-15]])

[99]: u, s, vt = np.linalg.svd(centered_dtm)

[100]: plt.xlim([0,50])
plt.plot(range(1,len(s)+1),s)

[100]: [<matplotlib.lines.Line2D at 0x16e3713c310>]
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[101]: k=2
vectorsk = np.array(u[:,:k] @ np.diag(s[:k]))
labels = [news_data.target_names[i] for i in news_data.target]
sns.scatterplot(x=vectorsk[:,0], y=vectorsk[:, 1], hue=labels)

[101]: <AxesSubplot:>
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[102]: import seaborn as sns
k = 5
Xk = u[:,:k] @ np.diag(s[:k])
X_df = pd.DataFrame(Xk)
g = sns.PairGrid(X_df)
g.map(plt.scatter)

[102]: <seaborn.axisgrid.PairGrid at 0x16e370a9d60>
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[104]: terms = vectorizer.get_feature_names()
for i in range(6):

top = np.argsort(vt[i])
topterms = [terms[top[0,f]] for f in range(12)]
print (i, topterms)

0 ['space', 'henry', 'nasa', 'alaska', 'toronto', 'gov', 'moon', 'zoo',
'aurora', 'spencer', 'nsmca', 'pat']
1 ['windows', 'space', 'access', 'nasa', 'file', 'dos', 'gov', 'digex', 'files',
'use', 'henry', 'program']
2 ['access', 'nasa', 'digex', 'gov', 'pat', 'jpl', 'space', 'baalke', '___',
'com', 'kelvin', '__']
3 ['access', 'digex', 'pat', 'com', 'prb', 'net', 'express', 'online',
'communications', 'dseg', 'usa', 'ti']
4 ['ax', 'henry', 'toronto', 'zoo', 'spencer', 'zoology', 'jpl', 'baalke',
'___', 'com', 'gov', 'kelvin']
5 ['nasa', 'gov', 'henry', 'jpl', 'baalke', 'toronto', '___', 'windows',
'kelvin', '__', 'ca', 'team']

[ ]:
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